
Recap

if we want to analyze β̂ − β0 (in a certain norm) we need
conditions on X (e.g. X (2) = −X (1) causes non-identifiability)



Sparse eigenvalues

suppose Xθ = Xβ0

then:

0 = ‖X (θ − β0)‖22/n ≥ λ2
min(Σ̂)︸ ︷︷ ︸

min. eigenval. of Σ̂

‖θ − β0‖22

Σ̂ = X T X/n

for p > n: λ2
min(Σ̂) = 0 ; bound above is “useless”



idea: restrict to small sub-matrices
; sparse eigenvalues (Meinshausen & Yu, 2009)

φ2
min(m) = min

S⊆{1,...,p}

(
λ2

min(Σ̂S); |S| ≤ m
)

⇐⇒ φ2
min(m) = min

β 6=0;‖β‖0≤m

βT Σ̂β

‖β‖22

Then: if we require φ2
min(sθ + s0) > 0:

since ‖θ − β0‖0 ≤ sθ + s0 we obtain

0 = ‖X (θ − β0)‖22/n ≥ φ2
min(sθ + s0)‖θ − β0‖22

; θ = β0


